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Global temperature modes shed light on the
Holocene temperature conundrum
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Reconstructions of the global mean annual temperature evolution during the Holocene yield
conﬂicting results. One temperature reconstruction shows global cooling during the late
Holocene. The other reconstruction reveals global warming. Here we show that both a global
warming mode and a cooling mode emerge when performing a spatio-temporal analysis of
annual temperature variability during the Holocene using data from a transient climate model
simulation. The warming mode is most pronounced in the tropics. The simulated cooling
mode is determined by changes in the seasonal cycle of Arctic sea-ice that are forced by
orbital variations and volcanic eruptions. The warming mode dominates in the mid-Holocene,
whereas the cooling mode takes over in the late Holocene. The weighted sum of the two
modes yields the simulated global temperature trend evolution. Our ﬁndings have strong
implications for the interpretation of proxy data and the selection of proxy locations to
compute global mean temperatures.
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here is general scientiﬁc agreement that global near-surface
cooling prevailed during the common era until late in the
nineteenth century1,2. However, controversy exists
regarding whether the Holocene was characterized by long-term
global cooling or warming. The ﬁrst reconstruction of Holocene
global annual temperatures3 (hereafter referred to as Marcott
reconstruction) showed long-term cooling during the late Holocene after the Holocene Thermal Maximum (HTM) (about 8–3
ka years before the common era (BCE)) (Fig. 1; black curve). This
reconstructed global cooling trend resulted from strong trends in
the marine temperature proxies selected from the North Atlantic
sector4. In fact, the computed cooling would have not been
apparent without inclusion of proxies from that region4. No
physical explanation for the cooling trend has been given so far.
In contrast to the Marcott reconstruction, a recent study4 based
on fossil pollen from North America and Europe (hereafter
referred to as Marsicek reconstruction) suggests long-term
warming during the Holocene until around 3000 BCE. The period afterwards shows no substantial millennia-long global mean
temperature trend till the start of the CE after which global
cooling occurs4 (Fig. 1, red curve). The Marsicek reconstruction is
in closer agreement with the long-term warming trend simulated
by climate models5, including our simulation shown in Fig. 1
(gray, green, blue curves). The warming in the simulations of Liu
et al.5 is caused by retreating ice sheets and increasing atmospheric greenhouse-gas concentrations.
The disagreement between the expected global warming from
increasing greenhouse gases and retreating ice sheets and the
cooling shown by the Marcott reconstruction is called the
‘Holocene temperature conundrum’5. Hypotheses have been
proposed to explain the conundrum. Marine proxies of seasurface temperatures could be biased towards seasonal temperatures, and thus record orbitally driven changes in the seasonal
cycle, while the annual mean temperature change might be
small6. The computed mean out of a limited number of proxies
with restricted spatial coverage might not be representative of the
global mean.
Climate evolution during the last deglacation and the Holocene
has been investigated in transient climate simulations. For
example, Timm and Timmermann7 use an intermediate complexity model to investigate the climate response to time-varying
glacial-interglacial boundary conditions in a simulation of the last
210,00 years. Using a coupled ocean-atmosphere general circulation model a transient simulation of the climate evolution from
the Last Glacial Maximum (about 19 BCE) to the Bølling-Allerød
warming (about 12.5 BCE) was done by Liu et al.8. Smith and
Gregory9 performed transient climate runs simulating the last
glacial cycle (the last 120 kyr) using a full atmosphere-ocean
general circulation model, albeit at coarse resolution with the
acceleration of climatic forcing by a factor of 10. Climate models
exhibit substantial deﬁciencies, e. g. they might not correctly
simulate the response to changes in radiative forcing (inaccurate
climate sensitivity), processes are parameterized because of the
relative coarse resolution, neglect some feedback mechanisms or
might not incorporate these processes correctly—such as convection parameterisation, the cloud feedback, the migration of the
Arctic treeline or changing atmospheric dust ﬂuxes at low latitudes6,10–12. These biases inﬂuence not only regional climate
parameters, but also the global mean temperature. A robust
knowledge of our past temperature evolution requires a better
understanding of the discrepancy of long-term temperature
trends between individual proxy records and of model-data
inconsistency.
Here, we contribute to such understanding by showing that a
spatio-temporal analysis of annual temperature variability during
the Holocene using data from a transient high-resolution (about
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Fig. 1 Annual global-mean temperature anomaly during the Holocene
based on reconstructions and a transient simulation. The annual global
mean temperature anomaly based on the reconstructions by Marcott3
(black curve), based on the reconstruction by Marsicek4 (red curve), based
on the transient unﬁltered simulation (gray curve), based on the low-pass
ﬁltered simulation (green curve), based on the low-pass ﬁltered simulation
over the pollen sites used for the Marsicek reconstruction (blue curve),
based on the low-pass ﬁltered simulation over the Marcott sites (cyan), and
based on an artiﬁcial simulation dataset over the Marcott sites (orange). All
time series have been adjusted to the simulation time period (6000 BCE to
1850 CE). The units are Kelvin. The y-axis on the left side also shows the
temperature anomaly but with a ﬁner scale for easier comparison of the
curves over the last millennia. For the computation for the artiﬁcial
simulation dataset please see text for details.

200 km) climate model reveals that both a global warming mode
and a cooling mode coexisted. We show that the sum of these
two modes explains the long-term development in the global
mean temperature and provide a physical mechanism for the
cooling mode.
Results
The transient Holocene climate simulation. We use the global
spatio-temporal temperature variability in a transient Holocene
simulation performed with the Max Planck Institute Earth System
Model (MPI-ESM) spanning the period from 6000 BCE until
1850 CE. The model is forced by prescribed variations in the
insolation (orbitally induced), greenhouse-gas concentrations,
land-use changes, stratospheric volcanic aerosol distribution,
spectral solar irradiance, and stratospheric ozone (Methods and
Supplementary Figs. 1 and 2). The model accounts for dynamic
vegetation changes in the land-surface model (see “Methods”). A
new feature compared to previous transient Holocene simulations
is that our transient Holocene simulation is additionally forced by
solar variability and volcanic forcing. These additional forcing
factors not only affect the interannual variability, but also have a
substantial effect on the trend evolution of the global mean
temperature by its cumulative/integrative effect.
The warming and cooling mode. The simulated centennial to
millenial mean temperature variability during the Holocene is
dominated by a warming and a cooling mode (Fig. 2) that
together explain most of the long-term trends (explained variance
about 99%; see Fig. 3b). We obtain these two modes by applying
empirical orthogonal function (EOF) analysis to the modeled
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Fig. 2 The simulated warming and cooling mode in the transient Holocene simulation. First two spatial empirical orthogonal function (EOF) modes (a,c)
and corresponding normalized smoothed principal components (PCs) (b,d) based on the simulated annual 2 m temperature using the MPI-ESM data. The
red and blue curves in the right panels show the low-pass ﬁltered PCs. The explained variances of the annual (not low-pass ﬁltered) temperature modes
are: 18% and 9%. Panels (a) and (b) show the spatial pattern and temporal evolution of the warming mode and panels (c) and (d) correspond to the
cooling mode.
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Fig. 3 Net effect of the warming and cooling mode explains the long-term
temperature trends during the Holocene. a Temperature reconstructions
based on Marcott et al. 2013 (gray and black curve) and the cooling mode
(PC2) (blue curve). The gray curve shows the global mean temperature
whereas the black curve shows a regional mean from 30∘N poleward.
b Low-pass ﬁltered simulated annual global mean temperature anomaly
(black curve) and sum of the weighted warming (PC1) and cooling (PC2)
mode (green curve). The PCs have been weighted by the global means of
the corresponding spatial patterns before summation. The global mean of
EOF1 is about 0.238 K and of EOF2 it is about 0.066 K. ρ is the correlation
coefﬁcient between the two curves.

annual temperature variability over the global domain. The global
spatial patterns corresponding to the two modes have geographically well-separated centers of activity. The two spatial
patterns show a clear separation between the tropics—in particular the monsoon regions—and the extratropical regions north
of 60∘N (the Arctic, Eurasia, and the North Atlantic). Furthermore, the temporal evolution of the two modes shows the
strongest trends in different time periods. The long-term time
evolution of the warming mode—deﬁned as the smoothed ﬁrst
principal component (PC)—is dominated by a warming trend
that is most pronounced over the ﬁrst half (6000 BCE to 2000
BCE) of the simulation, whereas the smoothed second PC—trend
evolution of the cooling mode—captures a substantial cooling
tendency that is notably evident during the second half (see also
Supplementary Fig. 3).
The EOF method decomposes the data into pairs of a spatial
pattern and its associated time series. We call the spatial structure
EOF and the corresponding time series PC. The greenhouse effect
(Fig. 4a) is calculated as the difference between the upward
surface thermal radiation and the outgoing longwave radiation at
the top of the atmosphere. The increase in the greenhouse effect
goes hand in hand with the warming shown by PC1. The CO2
increase happens mainly during the ﬁrst half of the simulation
and then ﬂattens out (Supplementary Fig. 1b). The temporal PC1
weighted by the corresponding spatially averaged EOF represents
the largest contribution to the simulated annual global mean
temperature. The simulated global mean warming by the MPIESM is in agreement with previous studies. A robust global
annual mean warming in the Holocene was simulated by climate
models mainly in response to CO25.
The spatial pattern (EOF1) of the simulated Holocene warming
mode differs substantially from the warming pattern seen in
future climate scenarios. For example, in contrast to the projected
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Fig. 4 Time evolution of the warming mode is correlated with the greenhouse effect while the cooling mode is associated with the Arctic sea-ice
increase. a The gray curve shows the low-pass ﬁltered greenhouse effect and the red curve the low-pass ﬁltered warming mode (PC1). The greenhousegas effect is deﬁned as the difference between the upward surface thermal radiation and the outgoing longwave radiation at the top of the atmosphere
[W m−2]. b Low-pass ﬁltered normalized cooling-mode (PC2) and low-pass ﬁltered annual Arctic sea-ice concentration (SIC) in %. Please note that the
right y-axis is ﬂipped. c Change in the seasonal cycle of the Arctic SIC between the ﬁrst and last one hundred years of the simulation. d Blue curve shows
the simulated climatological insolation. Bars indicate the change in the seasonal cycle of the insolation between the ﬁrst and last one hundred years of the
simulation. e Low-pass ﬁltered summer (JAS) insolation (blue curve) and summer (JAS) net surface solar radiation (black curve). f The gray curve shows
the area-averaged heat ﬂux from the ocean to the atmosphere in W m−2 and the blue curve the cooling mode (PC2). Except for the warming mode (PC1),
the cooling mode (PC2) and the greenhouse effect all data is area-averaged from 60∘ poleward.

future changes the Holocene warming mode is most pronounced
in the tropical regions and hardly shows any Arctic ampliﬁcation.
This difference in the spatial warming pattern during the
Holocene is related to the latitude-dependent trend in annual
mean insolation forced by orbital changes. Although the global
mean annual insolation does not change substantially, strong
regional changes exist. For instance, the annual mean incoming
solar radiation in the Arctic decreases, whereas the radiation in
the tropics increases (Supplementary Fig. 1a). Moreover, globally,
the strongest warming occurs in the West African and Indian
monsoon regions, because of a positive feedback associated with
the reduction in monsoonal rainfall and an associated decrease in
evaporative cooling and total cloud cover.
The second mode (Fig. 2c, d) is a cooling mode. Its center of
action is in the Northern Hemisphere extratropics approximately
north of 60∘N in the Barents Kara Sea, Eurasia north of 60∘N, and
the North Atlantic Ocean (Supplementary Notes 1 and Supplementary Figs. 4 and 5). Hence, the second mode appears most
pronounced in the Arctic due to regional forcing variations and
feedbacks. Increasing Arctic sea-ice cover leads to substantial
cooling over the Arctic region and surrounding continents (Fig. 2c,
Fig. 4b). Signiﬁcant reduction in areal coverage and thickness of sea
ice in the Arctic in response to increased summer and annual mean
radiation at 7000 BCE compared to present was found in previous
4

modeling studies13,14. In addition, a signiﬁcant mid-Holocene
warming of the northern continents in summer is simulated in
these experiments. Decreasing summer insolation from the midHolocene to the late Holocene causes an increase in Arctic sea-ice
cover, in particular during late summer and early autumn, because
of a reduction in summer Arctic sea-ice melt (Fig. 4c–e). The
increasing Arctic sea-ice cover has two main effects that lead to
near-surface cooling. First, it reduces the incoming solar radiation at
the surface because of an enhanced surface albedo (Fig. 4e). The
albedo cooling effect is strongest during late summer and early
autumn because the large albedo enhancement goes along with
relatively strong insolation during these months (Fig. 4d). Previous
studies have demonstrated that changes in precession have an
inﬂuence on the annual mean high latitude absorbed insolation and
the sea-ice coverage, because of changes in the timing of seasonal
insolation and its interactions/feedbacks with the sea-ice cover15.
Second, the ocean in the high latitudes warms the atmosphere less
because of the increased Arctic sea-ice-cover. The sea ice between
the atmosphere and the ocean has an insulating effect by reducing
the latent and sensible heat ﬂuxes from the ocean to the
atmosphere16,17. Therefore, the larger Arctic sea-ice cover in late
summer and early autumn reduces the surface heat ﬂuxes and
thereby cools the atmosphere (Fig. 4f). The change in the
seasonality from the mid-Holocene to the late Holocene not only
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dominates the annual signal, but also prevails on the millennial
time-scale in the Arctic region. The course of the summer Arctic
insolation change from the mid-Holocene to the late Holocene
imposes the time evolution of the cooling mode (see Fig. 4 b, e). The
cooling mode is substantially ampliﬁed in our simulation that
includes volcanic and solar irradiance forcing (Supplementary
Fig. 6). The most prominent effect comes from volcanic eruptions
and previous studies18,19 have shown that clusters of eruptions can
lead to long-lasting Northern Hemisphere cooling sustained by seaice/ocean feedbacks.
The time evolution of the Marcott reconstruction3 shows more
similarity to the cooling mode than to the warming mode. This
raises the question whether the Marcott reconstruction is more a
representative for the cooling mode rather than a proxy for the
global mean temperature because of the proxy locations.
Therefore, we compute the simulated global mean temperature
based only on the Marcott sites (Fig. 1, cyan curve). This modelbased reconstruction shows a similar temperature evolution as the
global mean simulated temperature. Therefore, we test the
hypothesis that the marine proxies of sea-surface temperatures
are biased towards the monthly maximum in a year. Following
this idea, we construct an artiﬁcial temperature reconstruction
based on the model data. For ocean points, we choose the
monthly maximum of a year and for the land points we take the
annual mean values. Using this artiﬁcial dataset the global mean
over the Marcott sites shows a cooling similar to our cooling
mode (Fig. 1, orange curve) and the cooling in the Marcott
reconstruction. Therefore, our results not only conﬁrm that the
marine proxies of sea-surface temperatures used for the Marcott
reconstruction might be biased towards the summer season, but
also that at least during the last 3000 years a global cooling is in
line with physical reasoning.
Under the assumption of a perfect model and correct forcing,
the transient climate simulation suggests that computing the
global mean temperature only over the pollen sites used by
Marsicek4 might overestimate the cooling tendency during the
last two thousand years and underestimate the warming from
6000 BCE to 0 CE (see blue and green curves in Fig. 1).
Discussion
Our study highlights that two modes associated with global
warming and global cooling have presumably coexisted during
the Holocene. Both modes are geographically well separated and
have likely dominated the temperature evolution during different
time periods in the Holocene. The multi-millenial temperature
trends during the Holocene can be separated into these two
modes. Moreover, the physical cause of the cooling mode is the
time evolution of the change in the Arctic summer insolation via
its inﬂuence on the Arctic sea-ice cover.
Interestingly, a substantial inﬂuence of higher frequency variability of the external forcing—volcanic activity and changes in
the solar irradiance—in our model on the trend development of the
global mean temperature exists. Supplementary Fig. 8 shows the
global mean temperature for a similar transient simulation except
that the volcanic forcing and changes in the solar irradiance are
excluded. The simulation also has a warming and cooling
mode spatial pattern similar to the patterns shown in Fig. 2 a and c.
The striking difference in the global mean temperature is that the
cooling during the last 3000 years is substantially reduced—compared to the simulation driven additionally with volcanoes and solar
irradiance changes. This indicates that the cooling mode might
integrate the higher variability (noise) of the external forcing in the
transient climate simulation. The difference in the forcing therefore
explains at least partly the important role of the cooling mode in
our transient Holocene simulation.

ARTICLE

Although we have demonstrated a substantial inﬂuence of the
cooling mode on the global mean temperature, differences still
exists between our simulated global mean temperature and the
Marcott reconstruction (Fig. 1). In contrast to the Marcott
reconstruction the warming dominates about the ﬁrst half of the
transient simulation. Further analyses support the fact that the
marine proxies of sea-surface temperatures used for the Marcott
reconstruction might be seasonally biased.
In addition to the MPI-ESM simulations, we have analyzed two
more transient Holocene simulations using two different climate
models (Supplemenatry Notes 2 and Supplementary Figs. 7 and
8). Although details of the warming pattern differ, all three
models show a global warming mode indicating the robustness of
the global warming signal in all three models. Only one (CCSM3)
of the two additional models simulates the cooling mode. The
inability of the FAMOUS model to simulate a cooling mode
might be related to the high latitude cold bias9 in the northern
hemisphere. Nevertheless, this may also indicate some uncertainty in the cooling mode and in our conclusions.
Methods
Model and experimental design. The Earth System Model of the Max Planck
Institute for Meteorology (MPI-ESM1.220) is used to perform the transient
Holocene simulation spanning the time period from 6000 BCE until 1850 CE.
Here, the atmospheric component ECHAM621 is run with a T63 horizontal
resolution (1.875∘ × 1.875∘) and 47 vertical levels. The ocean component MPIOM22 has a nominal horizontal resolution of 1.5∘ and applies 40 unevenly spaced
vertical levels and includes the sea-ice model. The MPI-ESM also includes a
dynamic vegetation model in the land-surface model JSBACH23. The transient
simulation is forced by prescribed variations in the insolation (orbitally induced),
in greenhouse-gas concentrations, land-use changes, stratospheric volcanic aerosol
distribution, spectral solar irradiance, and stratospheric ozone. Changes of the ice
sheets topography are not included in the transient simulation. The transient
Holocene simulation is continued from a spinup experiment which has simulated
over more than 3000 years. The spinup experiment was run with constant
boundary conditions at 6k BCE. The climate model uses the Proleptic Gregorian
calendar. In the following, a more detailed description of the boundary conditions
and the forcing of the transient simulation are given.
The transient Holocene simulation is forced by prescribed variations in the
orbital insolation, greenhouse-gas concentrations, land-use, stratospheric volcanic
aerosol distribution, spectral solar irradiance and stratospheric ozone. The orbital
forcing follows Berger24. Methane (CH4), nitrous oxide (N2O), and carbon dioxide
(CO2) concentrations are based on a new collection by Joos (personal
communication). It is an updated version of the one used in Schmitt et al.25. The
other forcing factors are described in more detail in individual paragraphs (see
below). Supplementary Fig. 1 gives an overview of the individual boundary forcing
factors.
Solar forcing. The time series of the solar total (TSI) and spectral (SSI) irradiance
have been constructed using the SATIRE (Spectral And Total Irradiance Reconstructions) model26. SATIRE attributes irradiance changes to the continually
evolving solar surface magnetism. The magnetic ﬁeld emerges at the surface in
form of dark (sunspots) and bright (facular and the network) features and modulates solar irradiance on time scales longer than roughly one day27. Using solar
observations, SATIRE decomposes the visible solar surface into these various
structures. Their brightness is considered to be time-independent and is precalculated from the appropriate solar model atmospheres28. Direct measurements
of the solar surface magnetic ﬁeld (solar full-disc magnetograms) are used since
197429. Prior to that period, the reconstructions have to rely on proxies of solar
magnetic activity.
The longest record of direct observations of solar activity is the sunspot number.
It goes back to 1610 although the temporal coverage and the quality of the earlier
data are relatively poor. Furthermore, the cross-calibration of the records by
individual observers is an issue, and has been under intense debate recently30–32.
Therefore, the reconstruction used here33,34 employs the sunspot number35 only in
the period 1850–1974, where the differences between the various existing sunspot
composites are negligible.
For the entire period prior to 1850 we have used radionuclide data. Since the
production of the cosmogenic radionuclides in the terrestrial atmosphere is
modulated by the solar magnetic activity, this allows a reconstruction of the past
changes in the solar modulation potential, the solar open magnetic ﬁeld, the
sunspot number and ﬁnally the irradiance34,36,37. We used the 14C data38,39, since
14C is mixed globally and is thus less affected by local conditions as compared to
10Be. Note that the long-term changes shown by the two isotopes are generally in
good agreement with each other40–45. The cosmogenic isotope data have a decadal
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temporal resolution. Therefore, the 11-year solar cycle has been simulated
separately employing statistical relationships between various properties of the
activity cycles and the decadally averaged sunspot numbers derived from direct
sunspot observations46.
The ﬁnal reconstruction is normalized such that the absolute TSI level during
the most recent activity minimum in 2008 matches SORCE/TIM measurements
(1360.8 W m−2).
Ozone forcing. Stratospheric ozone varies with solar irradiance. The ﬁrst-order
effect is an increase of ozone in the upper stratosphere for higher UV irradiance
due to the increased photodissociation of molecular oxygen (O3). This increase is of
the order of about 3% between typical maxima and minima of the 11-year solar
cycle. This ozone effect enhances the stratospheric temperature response to solar
irradiance variability47 and may impact atmospheric dynamics down to the troposphere48. As the MPI-ESM does not treat stratospheric chemistry interactively,
we prescribe monthly mean ozone (O3(t)) in our simulations:
O3 ðtÞ ¼ O3;CMIP5 þ ΔI UV ðtÞ ´

∂O3;CMIP6
;
∂I UV

ð1Þ

where O3,CMIP5 is the average monthly mean climatology used to force preindustrial
CMIP5 simulations49,50, IUV(t) is the monthly mean anomaly (calculated with respect
to the average of years 1850–1860) of 200–320 nm solar irradiance taken from the
∂O
dataset described above, and ∂I3;CMIP6 are the monthly solar-ozone coefﬁcients obtained
UV
by regression of an early version of the zonally averaged CMIP6 ozone dataset, which
is based on simulations with two chemistry climate models for the period 1960–2011,
to 200–320 nm solar irradiance51. O3(t) is nominally three dimensional, but like O3,
CMIP5 depends in the stratosphere only on latitude and altitude because only the
tropospheric (up to ≈ 300 hPa) part of O3,CMIP5 depends on longitude while the
stratospheric part and the solar-ozone coefﬁcients are represented by zonal averages.
All other potential sources of ozone variability, such as e.g. stratospheric volcanic
aerosol or orbital forcing, are ignored in our simulations.
Volcanic forcing. Volcanic forcing is reconstructed from a 110 ka long record of
volcanic sulfate from the Greenland ice core GISP252.
In contrast to reconstructions of volcanic forcing for the most recent
millennia53–56—which use synchronized records from both Greenland and
Antarctica—the use of a single core provides no information upon which to
differentiate between eruptions of tropical and extratropical origin. We therefore
made a rather strong simplifying assumption, taking each sulfur spike to represent
a tropical eruption. Sulfate ﬂux was scaled to volcanic stratospheric sulfur injection
(VSSI) using transfer functions based on the 1991 Pinatubo eruption and analysis
of radioactive debris from nuclear weapons testing56. Conversion of ice core-based
eruptive histories into the aerosol properties needed by climate models is
performed with the Easy Volcanic Aerosol module (EVA). EVA takes as input
estimates of the VSSI (in Tg S), outputs wavelength-dependent aerosol extinction,
single scattering albedo and scattering asymmetry factor values. Aerosol extinction
is assumed to be linearly proportional to mass for eruptions smaller than the 1815
Tambora eruption, and follows a 23 power-law scaling for larger eruptions53. An
additional parametrization was implemented to accelerate the loss of sulfate aerosol
mass for very large eruptions57, with the parameterization based on model
simulations of the Los Chochoyos eruption at approximately 84 ka BP58.
The stratospheric aerosol optical depth (SAOD) reconstructed over the
Holocene (Supplementary Figure 2), referred hereafter as the EVA(GISP2)
reconstruction, shows reasonable agreement with reconstructions of the most
recent centuries with a long-term annual mean global mean average of 0.017, 13%
greater than that of the eVolv2k SAOD reconstruction for the past 2500 years56.
This difference can be partially explained by the strong volcanic activity in the early
Holocene recorded by the GISP2 sulfate record52,59. Due to non-linear
parameterizations in the EVA forcing generator, the large sulfate events in the early
Holocene produce SAOD peaks around 1.5 times that reconstructed for the 1257
Samalas eruption, but the magnitude of these forcings should be considered highly
uncertain. Another very important uncertainty relates to periods of long duration
elevated volcanic sulfate ﬂux in the GISP2 sulfate record (e. g., around 5.2 ka BP).
Zielinski et al.60 proposed these to be artefacts due to elevated marine biogenic
sulfur production, but they could also represent long lasting high latitude
eruptions. Radiative forcing associated with these events in the EVA(GISP2)
reconstruction should be considered an upper bound.
Landuse forcing. Landuse is based on the LUH2v1.0h product provided for the
period after 850 AD for an earlier version of the dataset61,62. It includes wood
harvest and land cover transitions that describe the expansion of cropland and
pasture, but also their abandonment and shifting cultivation. To avoid an abrupt
change in cropland and pasture area at 850 AD we introduce landuse starting at
150 BC by applying each year the same maps of relative transitions that lead after
1000 years to the cropland and pasture pattern of 850 AD. This results in an almost
linear interpolation for most grid boxes as the share of agricultural land is small
during this early period.
6

Statistical methods and ﬁltering. Because we focus on the temperature trend
during the Holocene, rather than at variations on shorter time-scales, all of the time
series are smoothed by applying a polynomial ﬁt of degree ﬁve so that it is a best ﬁt—
in a least-squares sense—for the data. The annual time series of the warming and
cooling mode is also shown unﬁltered and using a different smoothing (Supplementary Fig. 3). We applied an EOF analysis—also known as Principal Component
Analysis (PCA)—to the global ﬁeld of the annual mean temperature. The EOF analysis is a standard analysis technique in climate science to investigate spatial variability
modes. The EOFs are obtained by computing the eigenvectors and eigenvalues of the
spatially weighted covariance matrix of the temperature ﬁeld. The ﬁrst mode explains
18% and the second mode explains 9% of the interannual near-surface temperature
variability. For the Marsicek and Marcott model temperature signal the nearest grid
point to the proxy locations is picked. Afterwards an area-averaged global mean
temperature over these selected grid points is computed using the simulated annual
near-surface temperature data. We deﬁne an Early-Middle Holocene boundary at
8200 years BCE and a Middle-Late Holocene boundary at 4200 years BCE.

Data availability
The data of the transient Holocene climate simulation performed with the MPI-ESM are
available from the corresponding author upon request. All other data used in this study
are available from public databases or literature, which can be found in the corresponding
references. In particular, the Marcott data are available from the following link: “https://
science.sciencemag.org/content/suppl/2013/03/07/339.6124.1198.DC1”. The Marsicek
data are available from the url: “https://www.nature.com/articles/nature25464#Sec21”.

Code availability
The code used in this study is available from the corresponding author upon request.

Received: 6 November 2018; Accepted: 19 August 2020;

References
1.

2.
3.

4.

5.
6.
7.
8.

9.
10.
11.
12.

13.

14.

15.
16.
17.

Mann, M. E., Zhang, Z., Rutherford, S., Bradley, R. S. & Hughes, M. K. et al.
Global signatures and dynamical origins of the little ice age and medieval
climate anomaly. Science 326, 1256–1260 (2009).
Consortium, PAGES 2k. Continental-scale temperature variability during the
past two millennia. Nat. Geosci. 6, 339–346 (2013).
Marcott, S. A., Shakun, J. D., Clark, P. U. & Mix, A. C. A reconstruction of
regional and global temperature for the past 11,300 years. Science 339,
1198–1201 (2013).
Marsicek, J., Shuman, B. N., Bartlein, P. J., Shafer, S. L. & Brewer, S.
Reconciling divergent trends and millennial variations in holocene
temperatures. Nature 554, 92–96 (2018).
Liu, Z., Zhu, J., Rosenthal, Y., Zhang, X. & Otto-Bliesner, B. L. et al. The holocene
temperature conundrum. Proc. Natl Acad. Sci. 111, 3501–3505 (2014).
Shakun, J. D. Pollen weighs in on a climate conundrum. Nature 554, 39–40
(2018).
Timm, O. & Timmermann, A. Simulation of the last 21 000 years using
accelerated transient boundary conditions. J. Clim. 20, 4377–4401 (2007).
Liu, Z., Otto-Bliesner, B. L., He, F., Brady, E. C. & Tomas, R. et al. Transient
simulation of last deglaciation with a new mechanism for bølling-allerød
warming. Science 325, 310–314 (2009).
Smith, R. S. & Gregory, J. The last glacial cycle: transient simulations with an
AOGCM. Clim. Dyn. 38, 1545–1559 (2012).
Bony, S., Stevens, B., Frierson, D. M. W., Jakob, C. & Kageyama, M. et al.
J. Clouds, circulation and climate sensitivity. Nat. Geosci. 8, 261–268 (2015).
Stephens, G. L. Cloud feedbacks in the climate system: a critical review. J.
Clim. 18, 237–273 (2005).
Liu, Y., Zhang, M., Liu, Z., Xia, Y. & Huang, Y. et al. A possible role of
dust in resolving the holocene temperature conundrum. Sci. Rep. 8, 4434
(2018).
Kutzbach, J. E. & Gallimore, R. G. Sensitivity of a coupled atmosphere/mixed
layer ocean model to changes in orbital forcing at 9000 years b.p. J. Geophys.
Res.: Atmospheres 93, 803–821 (1988).
Gallimore, R. G. & Kutzbach, J. E. Snow cover and sea ice sensitivity to generic
changes in earth orbital parameters. J. Geophys. Res.: Atmospheres 100,
1103–1120 (1995).
Tabor, C. R., Poulsen, C. J. & Pollard, D. Mending Milankovitch’s theory:
obliquity ampliﬁcation by surface feedbacks. Clim. Past. 10, 41–50 (2014).
Serreze, M. C. & Barry, R. G. Processes and impacts of arctic ampliﬁcation: a
research synthesis. Glob. Planet. Change 77, 85–96 (2011).
Fischer, N. & Jungclaus, J. H. Evolution of the seasonal temperature cycle in a
transient holocene simulation: orbital forcing and sea-ice. Clim. Past. 7,
1139–1148 (2011).

NATURE COMMUNICATIONS | (2020)11:4726 | https://doi.org/10.1038/s41467-020-18478-6 | www.nature.com/naturecommunications

NATURE COMMUNICATIONS | https://doi.org/10.1038/s41467-020-18478-6

18. Sigl, M., Winstrup, M., McConnell, J. R., Welten, K. C. & Plunkett, G. et al.
Timing and climate forcing of volcanic eruptions for the past 2,500 years.
Nature 523, 543–549 (2015).
19. Miller, G. H., Geirsdóttir, Á., Zhong, Y., Larsen, D. J. & Otto-Bliesner, B. L.
et al. Abrupt onset of the little ice age triggered by volcanism and sustained by
sea-ice/ocean feedbacks. Geophys. Res. Lett. 39, L02708 (2012).
20. Giorgetta, M. A., Jungclaus, J., Reick, C. H., Legutke, S. & Bader, J. et al.
Climate and carbon cycle changes from 1850 to 2100 in MPI-ESM simulations
for the Coupled Model Intercomparison Project phase 5. J. Adv. Modeling
Earth Syst. 5, 572–597 (2013).
21. Stevens, B., Giorgetta, M., Esch, M., Mauritsen, T. & Crueger, T. et al.
Atmospheric component of the MPI-M Earth System Model: ECHAM6. J.
Adv. Modeling Earth Syst. 5, 146–172 (2013).
22. Jungclaus, J. H., Fischer, N., Haak, H., Lohmann, K. & Marotzke, J. et al.
Characteristics of the ocean simulations in the Max Planck Institute Ocean
Model (MPIOM) the ocean component of the MPI-Earth system model. J.
Adv. Modeling Earth Syst. 5, 422–446 (2013).
23. Reick, C. H., Raddatz, T., Brovkin, V. & Gayler, V. Representation of natural
and anthropogenic land cover change in MPI-ESM. J. Adv. Modeling Earth
Syst. 5, 459–482 (2013).
24. Berger, A. L. Long-term variations of daily insolation and quaternary climatic
changes. J. Atmos. Sci. 35, 2362–2367 (1978).
25. Schmitt, J., Schneider, R., Elsig, J., Leuenberger, D. & Lourantou, A. et al.
Carbon Isotope constraints on the deglacial CO2 rise from ice cores. Science
336, 711–714 (2012).
26. Krivova, N. A., Solanki, S. K. & Unruh, Y. C. Towards a long-term record of
solar total and spectral irradiance. J. Atmos. Sol.-Terrestrial Phys. 73, 223–234
(2011).
27. Shapiro, A. I., Solanki, S. K., Krivova, N. A., Cameron, R. H. & Yeo, K. L. et al.
The nature of solar brightness variations. Nat. Astron. 1, 612–616 (2017).
28. Unruh, Y. C., Solanki, S. K. & Fligge, M. The spectral dependence of facular
contrast and solar irradiance variations. Astron. Astrophys. 345, 635–642
(1999).
29. Yeo, K. L., Krivova, N. A., Solanki, S. K. & Glassmeier, K. H. Reconstruction of
total and spectral solar irradiance from 1974 to 2013 based on KPVT, SoHO/
MDI, and SDO/HMI observations. Astron. Astrophys. 570, A85 (2014).
30. Clette, F., Svalgaard, L., Vaquero, J. M. & Cliver, E. W. Revisiting the sunspot
number. A 400-year perspective on the solar cycle. Space Sci. Rev. 186, 35–103
(2014).
31. Usoskin, I. G., Gallet, Y., Lopes, F., Kovaltsov, G. A. & Hulot, G. Solar activity
during the Holocene: the Hallstatt cycle and its consequence for grand minima
and maxima. Astron. Astrophys. 587, A150 (2016).
32. Chatzistergos, T., Usoskin, I. G., Kovaltsov, G. A., Krivova, N. A. & Solanki, S.
K. New reconstruction of the sunspot group numbers since 1739 using direct
calibration and backbone methods. Astron. Astrophys. 602, A69 (2017).
33. Krivova, N. A., Vieira, L. E. A. & Solanki, S. K. Reconstruction of solar
spectral irradiance since the Maunder minimum. J. Geophys. Res. 115, A12112
(2010).
34. Wu, C. J., Krivova, N. A., Solanki, S. K. & Usoskin, I. G. Solar total and
spectral irradiance reconstruction over the last 9000 years. Astron. Astrophys.
620, A120 (2018).
35. Hoyt, D. V. & Schatten, K. H. Group sunspot numbers: a new solar activity
reconstruction. Sol. Phys. 179, 189–219 (1998).
36. Vieira, L. E. A. & Solanki, S. K. Evolution of the solar magnetic ﬂux on time
scales of years to millenia. Astron. Astrophys. 509, A100 (2010).
37. Vieira, L. E. A., Solanki, S. K., Krivova, N. A. & Usoskin, I. Evolution of the
solar irradiance during the Holocene. Astron. Astrophys. 531, A6 (2011).
38. Roth, R. & Joos, F. A reconstruction of radiocarbon production and total solar
irradiance from the Holocene 14C and CO2 records: implications of data and
model uncertainties. Climate 9, 1879–1909 (2013).
39. Usoskin, I. G., Kovaltsov, G. A., Lockwood, M., Mursula, K. & Owens, M. et al.
A new calibrated sunspot group series since 1749: statistics of active day
fractions. Sol. Phys. 291, 2685–2708 (2016).
40. Bard, E., Raisbeck, G., Yiou, F. & Jouzel, J. Solar irradiance during the last
1200 years based on cosmogenic nuclides. Tellus B 52, 985–992 (2000).
41. Vonmoos, M., Beer, J. & Muscheler, R. Large variations in Holocene solar
activity: Constraints from 10Be in the Greenland Ice Core Project ice core. J.
Geophys. Res. 111, A10105 (2006).
42. Usoskin, I. G., Horiuchi, K., Solanki, S., Kovaltsov, G. A. & Bard, E. On the
common solar signal in different cosmogenic isotope data sets. J. Geophys. Res.
114, A03112 (2009).
43. Steinhilber, F., Abreu, J. A., Beer, J., Brunner, I. & Christl, M. et al. 9,400 years
of cosmic radiation and solar activity from ice cores and tree rings. Proc. Natl
Acad. Sci. 109, 5967–5971 (2012).
44. Jungclaus, J. H., Bard, E., Baroni, M., Braconnot, P. & Cao, J. et al. The PMIP4
contribution to CMIP6—part 3: the last millennium, scientiﬁc objective, and
experimental design for the PMIP4 past1000 simulations. Geoscientiﬁc Model
Dev. 10, 4005–4033 (2017).

ARTICLE

45. Wu, C. J., Usoskin, I. G., Krivova, N., Kovaltsov, G. A. & Baroni, M. et al. Solar
activity over nine millennia: a consistent multi-proxy reconstruction. Astron.
Astrophys. 615, A93 (2018).
46. Wu, C. J. Solar Variability Over the Last 9000 Years. PhD thesis, GeorgAugust-Universität Göttingen, 183 pages (2018).
47. Shibata, K. & Kodera, K. Simulation of radiative and dynamical responses of
the middle atmosphere to the 11-year solar cycle. J. Atmos. Sol.-Terrestrial
Phys. 67, 125–143 (2005).
48. Gray, L. J., Beer, J., Geller, M., Haigh, J. D. & Lockwood, M. et al. Solar
inﬂuences on climate. Rev. Geophys. 48, RG4001 (2010).
49. Schmidt, H., Rast, S., Bunzel, F., Esch, M. & Giorgetta, M. et al. Response of
the middle atmosphere to anthropogenic and natural forcings in the
CMIP5 simulations with the Max Planck Institute Earth system model. J. Adv.
Modeling Earth Syst. 5, 98–116 (2013).
50. Cionni, I., Eyring, V., Lamarque, J. F., Randel, W. J. & Stevenson, D. S. et al.
Ozone database in support of CMIP5 simulations: results and corresponding
radiative forcing. Atmos. Chem. Phys. 11, 11267–11292 (2011).
51. Maycock, A. C., Matthes, K., Tegtmeier, S., Schmidt, H. & Thiéblemont, R.
et al. The representation of solar cycle signals in stratospheric ozone—part 2:
analysis of global models. Atmos. Chem. Phys. 18, 11323–11343 (2018).
52. Zielinski, G. A 110,000-Yr record of explosive volcanism from the GISP2
(Greenland) Ice Core. Quat. Res. 45, 109–118 (1996).
53. Crowley, T. J. & Unterman, M. B. Technical details concerning development
of a 1200 yr proxy index for global volcanism. Earth Syst. Sci. Data 5, 187–197
(2013).
54. Gao, C., Robock, A. & Ammann, C. Volcanic forcing of climate over the past
1500 years: An improved ice core-based index for climate models. J. Geophys.
Res. 113, D23111 (2008).
55. Sigl, M., Winstrup, M., McConnell, J. R., Welten, K. C. & Plunkett, G. et al.
Timing and climate forcing of volcanic eruptions for the past 2,500 years.
Nature 523, 543–549 (2015).
56. Toohey, M. & Sigl, M. Volcanic stratospheric sulphur injections and aerosol
optical depth from 500 BCE to 1900 CE. Earth Syst. Sci. Data 9, 809–831
(2017).
57. Pinto, J. P., Turco, R. P. & Toon, O. B. Self-limiting physical and chemical
effects in volcanic eruption clouds. J. Geophys. Res. 94, 11165–11174 (1989).
58. Metzner, D., Kutterolf, S., Toohey, M., Timmreck, C. & Niemeier, U. et al.
Radiative forcing and climate impact resulting from SO2 injections based on a
200,000-year record of Plinian eruptions along the Central American Volcanic
Arc. Int. J. Earth Sci. 103, 2063–2079 (2014).
59. Kobashi, T., Menviel, L., Jeltsch-Thömmes, A., Vinther, B. M. & Box, J. E.
et al. Volcanic inﬂuence on centennial to millennial Holocene Greenland
temperature change. Sci. Rep. 7, 1441 (2017).
60. Zielinski, G. A., Fiacco, R. J., Mayewski, P. A., Meeker, L. D. & Whitlow, S.
et al. Climatic impact of the A.D. 1783 Asama (Japan) Eruption was minimal:
evidence from the GISP2 Ice core. Geophys. Res. Lett. 21, 2365–2368 (1994).
61. Hurtt, G. C., Chini, L. P., Frolking, S., Betts, R. A. & Feddema, J. et al.
Harmonization of land-use scenarios for the period 1500-2100: 600 years of
global gridded annual land-use transitions, wood harvest, and resulting
secondary lands. Climatic Change 109, 117 (2011).
62. Lawrence, D., Hurtt, G., Arneth, A., Brovkin, V. & Calvin, K. et al. The Land
Use Model Intercomparison Project (LUMIP) contribution to CMIP6:
rationale and experimental design. Geoscientiﬁc Model Dev. 9, 2973–2998
(2016).

Acknowledgements
The authors acknowledge the German Climate Computing Center (DKRZ) for providing
the computer hardware for our model experiment. The research leading to these results
has received funding from the German Federal Ministry of Education and Research
(BMBF) through the JPI Climate CLIMPRE InterDec (FKZ: 01LP1609A) and PaCMEDy
(FKZ:01LP1607B) projects and was done in the frame of the internal MPI-M project
“Holocene”. We also thank M. Kapsch and C. Reick for their helpful comments and
feedback on the present manuscript.

Author contributions
J.B. developed the essential research idea, carried out the analyses and wrote the ﬁrst
version of the paper. J.J. and M.C. contributed to developing the research. S.L. performed
the climate simulation. N.K., A.M., T.R., H.S., M.T., and C.W. developed the forcing for
the climate simulation. All contributed to the ﬁnal version.

Funding
Open Access funding provided by Projekt DEAL.

Competing Interests
The authors declare no competing interests.

NATURE COMMUNICATIONS | (2020)11:4726 | https://doi.org/10.1038/s41467-020-18478-6 | www.nature.com/naturecommunications

7

ARTICLE

NATURE COMMUNICATIONS | https://doi.org/10.1038/s41467-020-18478-6

Additional information

Reprints and permission information is available at http://www.nature.com/reprints

Open Access This article is licensed under a Creative Commons Attribution 4.0 International License, which permits use, sharing, adaptation,
distribution and reproduction in any medium or format, as long as you give appropriate
credit to the original author(s) and the source, provide a link to the Creative Commons
license, and indicate if changes were made. The images or other third party material in this
article are included in the article’s Creative Commons license, unless indicated otherwise in
a credit line to the material. If material is not included in the article’s Creative Commons
license and your intended use is not permitted by statutory regulation or exceeds the
permitted use, you will need to obtain permission directly from the copyright holder. To
view a copy of this license, visit http://creativecommons.org/licenses/by/4.0/.

Publisher’s note Springer Nature remains neutral with regard to jurisdictional claims in
published maps and institutional afﬁliations.

© The Author(s) 2020

Supplementary information is available for this paper at https://doi.org/10.1038/s41467020-18478-6.
Correspondence and requests for materials should be addressed to J.B.
Peer review information Nature Communications thanks the anonymous reviewer(s) for
their contribution to the peer review of this work. Peer reviewer reports are available.

8

NATURE COMMUNICATIONS | (2020)11:4726 | https://doi.org/10.1038/s41467-020-18478-6 | www.nature.com/naturecommunications

